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Abstract  

A short abstract: Retinal disorders are among the most dangerous diseases because many of them may 

lead to blindness if not early diagnosed and managed. Medical screening is very important as it allows 

the early diagnosis of the disease. Only ophthalmologists who have enough experience can differentiate 

between normal and abnormal retinas at the early stages of the disease. So, screening routines of the 

retina are very expensive and rarely to be done. In this work we provide a computer-aided screening 

system for the retinal disorders. The system could be used easily by the young physicians as it can 

automatically detect the early symptoms of abnormalities such as microaneurysms, hemorrhage and 

exudates. Using newly proposed image processing algorithms, we implemented a screening method 

based on the experience of the ophthalmology experts. 

 

Keywords: computer-aided diagnosis, hemorrhage, microaneurysm detection, 

contrast enhancement, morphological segmentation. 
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Retinal disorders are among the most dangerous diseases because many of them may lead to blindness 

if not early diagnosed and managed. Medical screening is very important as it allows the early 

diagnosis of the disease. Only ophthalmologists who have enough experience can differentiate between 

normal and abnormal retinas at the early stages of the disease. So, screening routines of the retina are 

very expensive and rarely to be done. In this work we provide a computer-aided screening system for 

the retinal disorders. The system could be used easily by the young physicians as it can automatically 

detect the early symptoms of abnormalities such as microaneurysms, hemorrhage and exudates. Using 

newly proposed image processing algorithms, we implemented a screening method based on the 

experience of the ophthalmology experts.  
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1.0 Introduction 

Blindness is an intimidating problem. Many life difficulties and risks could be caused 

by blindness. According to the World Health Organization (WHO), blindness is 

defined as a corrected visual acuity below 3/60 on the Snellen scale for the best eye, 

or a central visual field diameter of less than 10°. It is estimated that about 180 

million people worldwide have a visual impairment. Of these, 45 million persons are 

blind and 135 million are partially sighted. These figures are expected to double over 

the next 25 years due to combination of an increasing population and aging 

worldwide. The most common causes of blindness are cataract, glaucoma, and retinal 

disorders such as age-related macular degeneration (AMD) and diabetic retinopathy 

(DR) [1]. While cataract and glaucoma can be treated surgically, there is no curative 

treatment for the macular degeneration and the retinal vascular diseases till now. So, 

AMD and retinal vascular diseases, specially diabetic retinopathy, are the major 

causes of untreatable blindness worldwide. To prevent blindness caused by retinal 

disorders, they should be early diagnosed and then the spread of the disease can be 

stopped. So, screening of the retina is of most importance in this aspect.  

Unfortunately, screening of the retina is costly and should be achieved by highly 

qualified ophthalmologists. This motivated us to design and implement a computer-

aided screening system that can automatically detect the abnormal symptoms on the 



retina in their early stages. This system could be used by young physician because it 

depends only on capturing digital images of the retina. These images can be processed 

by the system to decide whether the patient has the markers of retinal disorders, that 

might lead to blindness if left untreated, or not. The system is assumed to be able to 

determine the severity of the disease and the urgency for management. 

Since AMD and (DR) are the major causes of blindness, we provide robust methods 

for the early detection of such diseases. In their early stages, these diseases are 

characterized  by the presence of microaneurysms, hemorrhage and exudates in the 

retina. While exudates appear as yellow irregular regions in the fundus photgraph, 

microaneurysms and hemorrhage appear as red spots with irregular boundaries for the 

later as shown in figure 1. According to how much these symptoms appear on the 

retina, the severity of the disease could be estimated. In a previous work, we 

published a new method for the detection of blood vessels and exudates in retinal 

images using morphological image processing techniques [2].  In this work we 

propose some method for the detection of hemorrhage and microaneurysms together 

with the presentation of the screening system.  

 

Figure 1.  image of a retina with microaneurysms, hemorrhage and exudates pointed to. 

Several techniques have been developed for the detection of hemorrhages and 

microaneurysms in fundus images. Joshi et al. in [3] used image subtraction to extract 

the blood vessels and hemorrhages. They also used mathematical morphology to 

suppress blood vessels and to highlight only hemorrhages. The authors in [4] used 



feature extraction based on pixel classification to detect red candidates and distinguish 

between microaneurysms and hemorrhages using k-nearest neighbor classifier. 

Region growing segmentation technique, intensity threshold and edge enhancement 

are used to extract red lesions are presented in [5]. Then they differentiate between 

hemorrhage and microaneurysms using neural network classification. Shade 

correction and image normalization of the green channel then diameter closing is used 

to detect candidates which are classified into real microaneurysms and other objects in 

[6]. Meindert et al. [7] compared the results of five different methods, produced by 

five different teams of researchers on the same set of data for microaneurysms 

detection. In one method, normalization of the green component of the retinal images 

using median filtering. Then, vessels are detected and removed using a top-hat 

transform and morphological reconstruction. The candidates are obtained and each 

candidate is segmented using region growing technique. A new approach based on 

multi-scale correlation filtering (MSCF) and dynamic threshold was developed in [8] 

to detect microaneurysms. Automated microaneurysm detection method based on 

double-ring Filter was achieved by the authors in [9]. In [10], a method to detect the 

hemorrhages using hue saturation value (HSV) space was proposed. Automated 

fundus photograph analysis algorithms for the detection of primary lesions and a 

computer-assisted diagnostic system for grading diabetic retinopathy (DR) and the 

risk of macular edema (ME) are introduced [11].   

In this work, we propose a fast and an accurate method for the detection of 

microaneurysms and hemorrhages in fundus photographs. The detection of such 

disorders could be greatly improved by the new pre-processing algorithm which we 

propose in this paper. The power of the proposed pre-processing technique comes 

from the fact that it selectively enhances the contrast of microaneurisms and 

hemorrhage. Because the presence of microaneurysms and hemorrhage is the early 

signs of diabetic retinopathy, their detection would be an important issue for screening 

purposes.  

The paper is divided into four main sections. In the first section, we introduce to this 

work with a brief presentation of the work done previously in this area of research. 

The materials and methods used in this work, are explained in details in the second 

section. The results are presented and discussed in the last section. Finally, we 

conclude our work and point to our future work.   



2.0 Materials and methods 

A dataset of about one hundred retinal images were collected for this work. They 

include most of the retinal disorders as well as some images of normal retinas.  Some 

of the image in this dataset were collected using a VISUCAM Carl Zeiss fundus 

camera located at the biophotonics lab – NILES – Cairo University. The others were 

collected form the free access database STARE.  

Fundus images usually taken as colored or graylevel images. Often, The green 

component of the colored image has the highest contrast and more information 

because it’s like red-free illumination images. Normally, the blood stream in the 

graylevel images appear as dark objects in brighter background. While in the dye-

injected patients, they appear as bright objects in darker background which results in 

higher contrast because of the fluorescence effect. Trials are always done to minimize 

the use of the dye because of cost and patient comfort requirements. So, researchers 

try to increase the contrast of images taken without the injection of a dye. Also, it is 

difficult to the physician to capture a high quality fundus images because of many 

reasons such as non uniform illumination, the limited control of the patient movement 

and the focusing required from the patient and for the system itself. So, image pre-

processing is always required to enhance the images.  

  

2.1 Proposed method 

In an attempt to overcome the above-mentioned drawback related to enhancement of 

retinal images, we tried many of the pre-processing techniques. As we are interested 

in detecting dark objects such as microaneurisms and hemorrhage, we proposed a new 

pre-processing technique that can selectively increase the contrast of such objects. 

Segmentation of the anatomical structures and lesions can then be achieved using 

suitable algorithms. The steps of the proposed method are described below. 

 

2.1.1 Pre-processing 

The images collected for this work were investigated to select the images with 

hemorrhage, microaneurysms and exudates. The images were then pre-processed to 

selectively increase the contrast of micoaneurysms and hemorrhage because of the 

interest in detection of these lesions. We proposed a new preprocessing technique 



based on frequency domain filtering.  As it is well known, if a high pass filter is 

applied to an image, it will sharpen this image. That is to say that the contrast of 

objects in relation to their backgrounds will be increased. So, high-pass filtering of an 

image increases the intensities of the objects while decreasing the intensities of their 

backgrounds as shown in figure 2 c. So, subtracting a high pass-filtered image from 

the original image would smooth the bright objects in relation to their backgrounds 

while decreasing the intensities of dark objects in relation to their backgrounds. Since 

we are interested in detecting microaneurysms and hemorrhage which appear as dark 

objects in the graylevel images, we can use this filtering and subtraction technique to 

selectively increase the contrast of dark objects such as microaneurisms and 

hemorrhage wile minimizing the contrast of bright objects such as exudates and optic 

disk.  The pre-processing method can be described using the following equation: 

                                             ),(),(),( yxafyxfyxg hpf                                         (1) 

Where: f(x,y) is the original graylevel image, fhpf(x,y) is the high pass-filtered image 

multiplied by a factor a and g(x,y) is the resultant image. Figure 2 shows the original 

colored image and its green component in the upper row and the result of high pass 

filtering and the final result in the lower row. From this figure, we can observe that 

the contrast of the bright objects (exudates) is increased. This filtered image is then 

multiplied by 2 and subtracted from the original graylevel image. This leads to 

decreasing the contrast of exudates and enhancing the appearance of microaneurysms 

and hemorrhage in the final image.   

 

2.1.2 Segmentation of retinal image 

A good screening system should be able to detect any type of abnormality associated 

with diabetic retinopathy with high sensitivity. The most important signs are 

microaneurysms, hemorrhages (red lesions) and exudates (bright lesions). Also it is 

important to extract the normal structures such as the blood vessels tree, the optic disc 

and the macula. In a previous work, we provided robust algorithms to detect the optic 

disc, the blood vessels, the macula and the exudates [2]. To get a good screening 

system, we provide some methods to detect the other two abnormalities: 

microaneurysms and heamorrhages.   

 

 



   
a.                                                                    b. 

   
c.                                                                   d. 

Figure 2.  a. Original colored image, b. green component, c. high pass-filtered image and 

d. pre-processed image. 

 

Microaneurysms appear as red spots of circular shape with similar color as blood 

vessels in color fundus images. Their diameter is smaller than 125 µm. They may 

appear as disconnected from the blood vessels tree because they are situated on 

capillaries, and capillaries are not visible in color fundus images [6],[12]. Also 

heamorrhages have the same color as the blood vessels but with irregular shapes. The 

difference in shape and size between microaneurysms and heamorrhages help us to 

distinguish between them.  

After applying the pre-processing step described above, microaneurysms and 

heamorrhages will be of higher contrast.  As microaneurysms and heamorrhages are 

dark regions in a bright background, we can detect them by using morphological 

filing operation on graylevel images. If the original is subtracted from the filled one, 

then we have an image that contain all the dark regions (blood vessels tree, macula 



region, microaneurysms and heamorrhages). We can obtain a binary image by simple 

thresholding as demonstrated  in figure 3. 

  
a.                                                   b. 

  
c.                                                   d. 

 
e. 

Figure 3.   Dark regions detection: a. original image, b. green component, c. green 

component after filling operation, d. subtraction of c and b and e. dark regions 

after threshold. 

 

2.1.3 Blood vessels tree detection 

Now, we need to extract the blood vessels from the result image to obtain an initial 

estimation of candidate regions (microaneurysms and heamorrhages). This could be 

done by closing the binary image using two line structuring elements of different sizes 

rotated by different angles as in described in [2]. The detected blood vessels is shown 

in figure 4 a.  

 

2.1.4 Macula detection 



The macula is the area of acute vision within the retina. It appears as dark and 

homogeneous area near the optic disc, approximately 2.5 times the diameter of the 

optic disc from the centre of optic disc [13]. It can be extracted by region growing 

algorithm. To segment the macula, we manually select a point in the fovea (the center 

of the macula), then by a region-growing algorithm, the macula was extracted as the 

connected region around the fovea as described in [14]. Figure 4 b shows the result of 

macula detection.  

   
a.                                                     b.                                                   c. 

Figure 4.  Initial estimation of microaneurysms and heamorrhages: a. blood vessels 

detection, b. macula detection and c. initial estimates of lesions. 

 

 

2.1.5  Detection of microaneurysms and heamorrhages 

After the removal of blood vessels and macula from the image obtained by 

morphological filling and segmentation, the result is an initial estimation of 

microaneurysms and heamorrhages as shown in figure 4 c. The final detection of 

these lesions can be obtained by applying the morphological reconstruction algorithm 

described in [15, 16] and given by: 

                                                 inkk Ibhh )(1                                                                (2) 

Where, hk is the marker image at the k
th

  iteration (h1 is the image contains the 

inverted initial estimate of microaneurysms and heamorrhages superimposed on the 

inverted original image), b is the structuring element and Iin is the input image (the 

inverted green component). This is an iterative process which must be repeated until 

no changes occur in h. The final iteration result is then subtracted from the inverted 

green component and thresholded to get the final estimate of microaneurysms and 

heamorrhages. Figure 5 shows the different steps of this method. 

 



   
a.                                                    b. 

   
c.                                                     d. 

Figure 5.  Image reconstruction: a. mask image Iin , b. marker image, c. the result of 

reconstruction process and d. final estimation of microaneurysms and 

heamorrhages after thresholding. 

 

 

2.1.6  Differentiation between microaneurysms and heamorrhages 

The obtained binary image contains a final estimation of microaneurysms and 

heamorrhages together. Now we need to separate the microaneurysms from 

heamorrhages and remove any false features come from noise. Microaneurysms  are 

close to circular structures with small diameters but heamorrhages are irregular 

shapes. To separate them, all the connected components in the binary image are 

detected. For each connected components, the area, the minor axis length and the 

major axis length are to be determined to check the circularity of each connected 

component. A component is said to be circular if its c value given by equation 3 tends 

to 1. 

                     
engthMinorAxisLengthMajorAxisL

engthMinorAxisLengthMajorAxisL
absc
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The result of differentiating microaneurysms from hemorrhage is demonstrated in 

figure 6.    

 



    
a.                                                          b. 

Figure 6.  a: microaneurysms and b: hemorrhages. 

 

 

3.0 Results 

As mentioned above, the aim of this work is to develop a retinal screening system that 

can help early diagnose of retinal disorders to prevent blindness. Major steps in such 

system is to provide some means by which the abnormalities can be detected. Since 

we are interested in detecting the retinal abnormalities that can lead to blindness, we 

implemented some algorithms that can be used to accurately detect the exudates, 

microaneurysmss and hemorrhage as early signs of retinal disorders.   

A new pre-processing algorithm based on subtracting high pass-filtered of the green 

component from the original one is proposed. The application of this algorithm to 

retinal images, enhances the appearance of the dark spots which represent the 

hemorrhage and microaneurysms in fundus photographs. As demonstrated in figure 2, 

the result of this pre-processing algorithm increases the accuracy of red lesion 

detection. This algorithm has been tried on our dataset and the best results of red 

lesion enhancement were obtained using values of 1 and 2 for the factor a which is the 

multiplication of the high-pass filtered image. 

A combination of the morphological algorithms used for the detection of hemorrhage 

and microaneurysms is sued in this work to obtain more accurate results than that 

obtained previously. This resulted in increasing the sensitivity of red lesion detection 

in the fundus photographs. 

Together with our previously published exudates detection algorithms, these 

algorithms are used in our proposed screening system. The system provides a 

computer program with a user-friendly interface that help physician in diagnosis and 

treatment planning. The system can capture fundus images from camers, process them 



and save them for further analysis and study. It also provides general image 

processing technique as enhancement and montage synthesis.   A snapshot of the 

screening system is shown in figure 7. In this figure, the captured image can appear in 

the input frame. Many images from a video sequence can be taken and put into a 

montage to get the full extent of the human retina for better diagnosis and treatment 

planning. At the lower left of the figure, the processed retinal image are displayed. 

The first demonstrates the blood vessel tree as this is of great importance for the 

ophthalmologists. In the second image, the blood vessel tree, the optic disc and the 

macula are segmented for further investigation that can be done by the physicians. 

Lesions are detected and presented in different colors in the third image. Exudtaes 

appear as yellow structures where hemorrhage and microaneurysms are presented at 

different degrees of red color.  

 

Figure 7.  a snap shot of the screening system. 

 

4.0 Conclusion 

In conclusion, we provided a new image pre-processing techniques to selectively 

improve the detection of microaneurisms and hemorrhage as early signs of diabetic 

retinopathy. The technique is based on sharpening the image using high-pass filtering. 

Then, selective smoothing of the bright objects in relation to their background while 

increasing the contrast of the dark objects. This could be efficiently used to improve 



the detection of microaneurisms and hemorrhage in retinal images using common 

segmentation algorithms. The proposed method together with our previous work used 

to detect exudates in retinal images can be used to implement a screening system for 

the retinal diseases. 

 

Acknowledgment 

This work is funded by the Egypt EU Innovation Fund (EEIF) and the RDI program 

of the ministry of higher education and scientific research of Egypt. We should also 

thank colleagues at the ophthalmology clinic at NILES – Cairo University for their 

support. 

 

References 

Members of monitoring committee (2006) State of world’s sight vision 2020: the right 

to sight, Blindness, World Health Organization WHO. Pp 18. 

Doaa Youssef, Nahed Solouma, Amr El-dib, Mai Mabrouk, and Abo-Bakr Youssef. 

(2010) New Feature-Based Detection of Blood Vessels and Exudates in Color 

Fundus Images. Image Processing Theory, Tools and Applications 978-1-

4244-7249-9/10/$26.00 ©2010 IEEE explore. 

Joshi Manisha Shivaram, Dr.Rekha Patil, Dr. Aravind H. (2009) Automated Detection 

and Quantification of Haemorrhages in Diabetic Retinopathy Images Using 

Image Arithmetic and Mathematical Morphology Methods. International 

Journal of Recent Trends in Engineering, Vol 2, No. 6. 

Niemeijer M.,  Van Ginneken B, Staal J, Suttorp-Schulten MS, Abramoff MD. (2005) 

Automatic detection of red lesions in digital color fundus photographs. IEEE 

Trans Medical Imaging Vol.24, No 5, pp.584-592.   

Usher D, Dumskyi M, Williamson TH, Nussey S. (2004) Automated detection of 

diabetic retinopathy in digital retinal images: a tool for diabetic retinopathy 

screening.  Diabetic Med, Vol.21, pp.84-89.  

Thomas Walter, Pascale Massin, Ali Erginay, Richard Ordonez, Clotilde Jeulin, Jean-

Claude Klein. (2007) Automatic detection of microaneurysms in color fundus 

images.  Medical Image Analysis,  Vol. 11. 555–566. 

Meindert Niemeijer, Bram van Ginneken, Michael J. Cree, Atsushi Mizutani, 

Gwénolé Quellec, Clara I. Sánchez, Bob Zhang, Roberto Hornero, Mathieu 

Lamard, Chisako Muramatsu, Xiangqian Wu, Guy Cazuguel, Jane You, 

Agustín Mayo, Qin Li, Yuji Hatanaka, Béatrice Cochener, Christian Roux, 

Fakhri Karray, María García, Hiroshi Fujita, Michael D. Abràmoff (2010) 

Retinopathy Online Challenge: Automatic Detection of Microaneurysms in 

Digital Color Fundus Photographs. IEEE TRANSACTIONS ON MEDICAL 

IMAGING, VOL. 29, NO. 1. 

Bob Zhang, Xiangqian Wu, Jane You, Qin Li, Fakhri Karray. (2010) Detection of 

microaneurysms using multi-scale correlation coefficients. Journal of Pattern 

Recognition vol. 43. 2237–2248. 



Atsushi Mizutani, Chisako Muramatsu, Yuji Hatanaka, Shinsuke Suemori, Takeshi 

Hara, Hiroshi Fujita. (2009) Automated microaneurysm detection method 

based on double-ring filter in retinal fundus images.  Medical Imaging Proc. of 

SPIE Vol. 7260 72601N-1. 

Yuji Hatanaka, Toshiaki Nakagawa, Yoshinori Hayashi, Masakatsu Kakogawa, Akira 

Sawada, Kazuhide Kawase, Takeshi Hara, Hiroshi Fujita. (2009) Improvement 

of Automatic Hemorrhages Detection Methods using Brightness Correction on 

Fundus Images. Medical Imaging  Proc. of SPIE Vol. 6915 69153E-1. 

Dupas B, et al. (2010) Evaluation of automated fundus photograph analysis 

algorithms for detecting microaneurysms,haemorrhages and exudates, and of a 

computer-assisted diagnostic system for grading diabetic retinopathy. Diabetes 

Metab. doi:10.1016/j.diabet.2010.01.002. 

Chandran Abraham, Annie Mathai. (2009) Diabetic retinopathy for the clinician. 

Jaypee brothers medical publishers (p) ltd, 1st ed. 

Akara Sopharak, Bunyarit Uyyanonvara, Sarah Barman, Thomas H. Williamson. 

(2008) Automatic detection of diabetic retinopathy exudates from non-dilated 

retinal images using mathematical morphology methods. Journal of 

Computerized Medical Imaging and Graphics.  Vol. 32. 720–727. 

Mai S. Mabrouk, Nahed H. Solouma, Yasser M. Kadah. (2006) Survey of Retinal 

Image Segmentation and Registration. GVIP Journal, Vol. 6, Issue 2, pp 1:8. 

Oille P.(2003) Morphological image analysis: principles and applications. 2nd ed., 

Heidelberg: Springer. 

Rafael C. Gonzales, Richard E. Woods. (2002) Digital image processing. Second 

Edition by Prentice Hall. 


	Association for Information Systems
	AIS Electronic Library (AISeL)
	Spring 4-11-2011

	Automatic Detection of Micro Aneurisms and Hemorrhage for Screening of Retinal Diseases
	Tareq Al-Saeed
	Doaa Youseff
	Nahed Solouma
	Recommended Citation


	Detection of Microaneurysms and Haemorrhages for Screening of Diabetic Retinopathy

